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1. Introduction and results

Preferential attachment processes have a long history dating back at least to Yule [20] and
Simon [19] (cf. [12] for an interesting survey). Recently, Barabasi and Albert [7] proposed a
random graph version of these processes as a model for several real-world networks, such as
the internet and various communication structures, on which there has been much renewed
study (see [1], [9], [11], [15] and references therein). To summarize, the basic idea is that,
starting from a small number of nodes, or vertices, one builds an evolving graph by ‘prefe-
rential attachment’, that is by attaching new vertices to existing nodes with probabilities
proportional to their ‘weight’. When the weights are increasing functions of the ‘connec-
tivity’, already well connected vertices tend to become even more connected as time pro-
gresses, and so, these graphs can be viewed as types of ‘reinforcement’ schemes (cf. [17]).
A key point, which makes these graph models ‘practical’, is that, when the weights are
linear, the long term degree proportions are often in the form of a ‘power-law’ distribution
whose exponent, by varying parameters, can be matched to empirical network data.

The purpose of this note is to understand a general form of the linear weights model
with certain random ‘edge additions’ (described below in subsection 1.1) in terms of an
embedding in continuous-time branching processes which allows for extensions of law
of large numbers and maximal degree growth asymptotics, first approached by difference
equations and martingale methods, in [8], [10], [13], [14].

‘We remark that some connections to branching and continuous-time Markov processes
have also been studied in two recent papers. In [18], certain laws of large numbers for
the degree distributions of the whole tree, and as seen from a randomly selected vertex
are proved for a class of ‘non-explosive’ weights including linear weights. In [16], asym-
ptotic degree distributions under super-linear weights are considered. In this context, the
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embedding given here is of a different character with respect to Markov branching systems
with immigration, and the contributions made concentrate on detailed investigations of a
generalized linear weights degree landscape.

1.1 Model

Start with two vertices vy, v2 and one edge joining them — denote this graph as Gy. To
obtain G, create a new vertex v3, and join it a random number X times to one of v
and v, of G with equal probability. For any finite graph G, = {vy, va, ..., vy42}, let the
degree of each vertex be defined as the number of edges emanating from that vertex, and
the degree of the jth vertex, v; € G, be denotedby d;(n) for j =1,...,n+2andn >0
(note that in our notation, G, has n + 2 vertices at step n > 0). After n + 2 vertices are
created, to obtain G, 1| from G,, create an (n + 3)rd vertex v, 43, and connect it a random

number X, 4 times to one of the n + 2 existing vertices vy, ..., v,+2 With probability
d.
e r (1)
Zj=1(dj(n) +8)

of being joined to vertex v; for 1 < i < n + 2 where § > 0 is a parameter. We will
also assume throughout that {X;};> are independently and identically distributed (i.i.d.)
positive integer valued random variables with distribution {p;} ;> with finite mean. The
‘weight’ then of the ith vertex at the nth step is proportional to d;(n) + B, and linear in
the degree.

‘We remark that this basic model creates a growing graph (which is a tree when X; = 1)
with undirected edges. As the referee remarked, one can alternatively think of this model
as a tree with each edge having a ‘count factor weight” which corresponds to the number
of times a connection was made between the two associated nodes. Our model includes the
‘one-edge’ case of the original Barabasi—Albert process, made precise in [8], by setting
X; =1and B = 0, as well as the ‘8 > 0’ scheme considered in [13] and [14], by taking
X; = 1. Also, the ‘8 > 1’ linear case considered in [18] is recovered by taking X; = 1.

The aspect of adding a random number of edges {X;};>1 at each step to vertices chosen
preferentially seems to be a new twist on the standard model which can be interpreted
in various ways. The results, as will be seen, involve the mean number ) j pj of added
edges, indicating a sort of ‘averaging’ effect in the asymptotics.

We also note, in the case 8 = 0, a more general graph process, allowing cycles and self-
loops, can be formed in terms of the ‘tree’ model above (cf. [8] and Ch. 4 [11]) where several
sets of edges are added to possibly different existing vertices at each step preferentially.
Namely, let {L;};>1 be independent and identically distributed positive integer valued
random variables with distribution {g;};>1 with finite mean, and let L = Z;{:l Ly, for
i > 1. As before, initially, we start with two vertices, vgl‘) and vg‘) and one edge between
them. Run the ‘tree’ model now to obtain vertices {w; };>3 and identify sets

{w3, ey w2+L1}» {w3+L1, ey w2+£2}, ey {w3+Lk—1""’ w2+ik},
: (L) (L) (L) ; Ly _
as vertices v3 *, v ', ..., U 5, ... One interprets the sequence of graphs G,~ =

{ viL), cees U;(zﬁ-)z} for n > 0 as a more general graph process where L; sets of edges are

added at the ith step preferentially for i > 1. This model has some overlap with the very
general model given in [10] where vertices can be selected preferentially or at random;
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in [10], when only ‘new’ vertices are selected preferentially, their assumptions become
X; = 1and {g;};>1 has bounded support (as well as 8 = 0).

For the remainder of the article, we will focus, for simplicity, on the basic ‘tree’ model
given through (1.1), although extensions to the other case (L; > 1, § = 0) under various
conditions on {g;};>1 are possible.

1.2 Results

Forn>0and j > 1, let
n+2

Rj(n) =" I(di(n) = j)
i=1

be the number of vertices in G,, with degree j. Also, define the maximum degree in G,, by

M, = max d;(n).

1<i<n+2

In addition, denote the mean

m=>Y_jpj.

j=1

Our first result is on the growth rates of individual degree sequences {d; (n)},>0 and the
maximal one M,,. It also describes the asymptotic behavior of the index where the maximal
degree is attained.

Theorem 1.1. Suppose Y (jlog j)p; < 0o, and let@ = m/(2m + B).

(1) Foreachi > 1, there exists a random variable y; on (0, 00) such that

. di(n)
lim

= y; exists a.S..
n—oo n

(ii) Further, there exist positive absolutely continuous independent random variables
{&i}i=1 with E[&;] < 0o, and a random variable V on (0, 00) such that y; = &V for

i > 1. In particular, for all i, j > 1,
din) &

— exists a.s..

1m =
n—00 dj (n) Sj

(iii) Also, when) j"p; < oo foranr > 0~1 =2+ B/m, then

. n
lim — = maxy; < oo a.s.
n—oo n i>1

(iv) Moreover, in this case ()_ j" p;j < oo forr > 0~Y), if I, is the index where
dln (n) = M}’L’

then lim,_, o I, = I < 00 exists a.s.
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Remark 1.1. Note that Theorem 1.1 asserts that the individual degrees d;(n) and the
maximal degree M, grow at the same rate n’, and also the vertex with maximal degree
freezes eventually, that is it does not change for large n.

The next result is on the convergence of the empirical distribution of the degrees
{din): 1 <i <n+2}. Let {D(y): y > 0} be a Markov branching process with expo-
nential (1) lifetime distribution, offspring distribution { p} = pj_1}j>2, immigration rate
B > 0, immigration size distribution {p;};>1, and initial value D(0) distributed according
to {p;}j>1 (see Definition 2.2 in §2 for the full statement). Also, for y > O and j > 1, let

pj(y) = P(D(y) = j). (1.2)
Theorem 1.2. Suppose ) (jlog j)p; < oo, and define the probability distribution
{mj}j=1by

o0
;= Qm+B) /0 pi(ye”GmtAygy,

Then, for j > 1, we have
R;(n)

n

— mj, inprobability, as n — oo.

Remark 1.2. As a direct consequence, for bounded functions f: N — R,

1 o o
- Zf(j)Rj(n) — Zf(j)nj, in probability, as n — oo.
j=1 j=1

We now consider the ‘power-law’ behavior of the limit degree distribution {7} ;>1.

Theorem 1.3. Suppose ijl j2+’3/’”pj < 00. Then, for s > 0, we have

> j'mj <oo ifandonlyif s <2+ B/m.
j=1

Remark 1.3. Heuristically, the last result suggests 7; = O(j B+#/m) as j 1 co. In
the case X; = xp for xo > 1, (1.2) can be explicitly evaluated (Proposition 3.2) to get
m; = O(j~3+P/xl) when j is a multiple of xo.

The next section discusses the embedding method and auxiliary estimates. In the third
section, the proofs of Theorems 1.1, 1.2, and 1.3 are given.

2. Embedding and some estimates

We start with the following definitions, and then describe in the following subsections the
embedding and various estimates.

DEFINITION 2.1

A Markov branching process with offspring distribution {p}} j=0 and lifetime para-
meter 0 < A < 00 is a continuous-time Markov chain {Z(¢): ¢+ > 0} with state space
S =1{0,1,2,...} and waiting time parameters A; = i for i > 0, and jump probabilities
pQ, j) = p;‘—i+1 forj>i—1>0andi > 1, p(0,0) = 1, and p(i, j) = 0 otherwise
(cf. Chapter III of [5]).
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DEFINITION 2.2

A Markov branching process with offspring distribution { p;.} j>0 and lifetime parameter
0 < X < oo, immigration parameter 0 < B < oo and immigration size distribution
{pj}j>0 is a continuous-time Markov chain {D(¢): ¢ > 0} such that D(¢) = Z(¢) as in
Definition 2.1 when 8 = 0, and when 8 > 0,

D) =) Zit—T) I(T; < 1),
i=0

where {7;};>1 are the jump times of a Poisson process {N(¢): t > 0} with parameter 3,
To = 0, and {Z; (-)}i>0 are independent copies of {Z(¢): t > 0} as in Definition 2.1, with
Zy(0) = D(0) and Z; (0) distributed according to {p;}j>o fori > 1 and also independent
of {N(t):t > 0}.

Remark 2.1. The condition that the mean number of offspring is finite, Y jp’; < oo, is
sufficient to ensure that P(Z(t) < oo) = 1 and P(D(t) < oo) = 1 for all t > 0, that is
no explosion occurs in finite time (cf. p. 105 of [5]).

2.1 Embedding process

We now construct a Markov branching process through which a certain ‘embedding’ is
accomplished. Recall {p;} ;>1 is aprobability distribution on the positive integers. Consider
an infinite sequence of independent processes { D; (¢): ¢t > 0};>1 where each {D; (t):t > 0}
is a Markov branching process with immigration as in Definition 2.2, corresponding to
exponential (A = 1) lifetimes, offspring distribution { p; = pj-1}j=2 (With pj = p| =
0), and immigration parameter 8 > 0 and immigration size distribution {p;};>1. The
distributions of {D; (0)};>1 will be specified later.
Now, define recursively the following processes:

e At time 0, the first two processes {D;(t): t > 0};=1 2 are started with D;(0) =
D>(0) = 1. Let t—1 = 19 = 0, and 1 be the first time an ‘event’ occurs in any one of
the two processes.

e Now add arandom X of new particles to the process in which the event occurred: (i) If
the event is ‘immigration’, then P (X = j) = p; for j > 1. (ii) If the event is the death
of a particle, then P (X i = j) = pj—1 for j > 2. Denote X as the net addition; then
P(X1=j)=pjforj=>1

e At time 71, start a new Markov branching process {D3(¢): t > 0} with D3(0) = X;.

e Let 7o be the first time after t; that an event occurs in any of the processes {D;(?):
t > 11}i=1,2 and {D3(t — 11): t > 711}. Add a random (net) number X», following the
scheme above for X1, of particles with distribution {p;} ;> to the process in which the
event occurred. At time 15, start a new Markov branching process { D4 (?): t > 0} with
D4(0) = X».

e Suppose that n processes have been started with the first two at typ = 0, the third at
time 71, the fourth at time 7, and so on with the nth at time 7,,_», and with (net)

additions X1, X», ..., X,,_» at these times. Now, let 7,,_; be the first time after 7,_»
that an event occurs in one of the processes {D; (¢): t > 0};=12, {D3(t — 11): ¢t > 11},
{Ds(t —1p):t > 1o}, ..., {Dy({t —1y-2):t > T,,_2}. Add a (net) random number X,,_;

of new particles with distribution {p;};>1 (following the scheme above) to the process
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in which the event happened. Now start the (n + 1)st process {D,41(¢): t > 0} with
Dn+1 0) = X;-1.

Theorem 2.1 (Embedding theorem). Recall the degree sequence d;(n) defined for the
graphs {G} near (1.1). Forn > 0, let

Zy={Dj(tp —7tj—2): 1 <j<n+2}, and

Zp={dj(n): 1< j <n+2}.
Then, the two collections {Z,},>0 and {Z,, }n>0 have the same distribution.

Proof. First note that both sequences {Z,},>0 and {Zn}n >0 have the Markov property and
Zo = Zo = {1, 1}. Next, it will be shown below that the transition probability mechanism
from Z, to Z, 4 is the same as that from Z,, to Zn+ 1. To see this note that, at time 0, both
Di(-) and D(-) are ‘turned on’, and, at time t1, D3(-) is ‘turned on’, and more generally,
attj, Djy7(-)is ‘turned on’. At time 7,41, the ‘event’ could bein D;(-) for1 <i <n-+2
with probability

Di(ty —ti2) + B
YD =12 +8)

in view of the fact that the minimum of n + 2 independent exponential random vari-
ables {1; }1<i<n+2 with means { “;] }1<i<n+2 18 an exponential random variable with mean

( Z:’:lz /L,')_l, and coincides with n; with probability u; ( Z:’:lz ui)_l forl <i<n+2.

At that event time T, 41, Dy43(+) is ‘turned on’, that is anew (n + 3)rd vertex is created and
connected to the chosen vertex v; with X, 1 edges between them. Hence both the degree
of the new vertex and increment in the degree of the chosen vertex (among the existing
ones) is X, 4+1. This shows that the conditional distribution of Z, 1 given Z, = z is the
same as that of Zn+1 given Zn =z. O

2.2 Estimates on branching times
We now develop some properties of the branching times {7, },,>1, used in the embedding in

subsection 2.1, which have some analogy to results in section IIL.9 of [5] (cf. [4]). Define
So=2+2Band, forn > 1,

n
Sp=2+428+) 2X;+np,

j=1
where as before X1, ..., X, are the net independent additions, distributed according to
{pj}j>1,at event times 7y, ..., 7,. Define also, forn > 1, F, as the o-algebra,
Fo=0{{Dj(t —tj2):Tj—2 <t < Tpl1<j<n+2, (Xi}1<k<n)- 2.1

PROPOSITION 2.1

The random variable t| is exponential with mean S ! Also, for n > 1, conditioned on
Fu, the random variable 1,11 — 1, is exponential with mean S, L
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Proof. Follows from the construction of the {t;};>1.
PROPOSITION 2.2

Supposem =) jp;j < oo. Then,

is an L? bounded martingale and hence converges a.s. as well as in L2.

Proof. The martingale property follows from the fact

n

Ty = Z("—'j —Tj-1)

j=1

and Proposition 2.1.
Next, with ¢ (a) = E[e~X1] for a > 0, we have the uniform bound inn > 1,

Var (Tn _ii) — Var (2”: <Tj_7—'jl —i»

j=1 Jj=1

& 1
= ZVar (Tj —Tj1— S_> (by martingale property)
j=1 =1

o0 o0
< 2 /0 (p(2x)e Py~ xe=C+2x gy
J=

00 xe—(2+2ﬂ)xdx
S / P ——— I OO,
o 1 —¢Q2x)e*p
where the finiteness in the last bound follows from the fact that
X 1

lim = <
01 —¢pQRx)e™F  2m+ B

Q.

479

The a.s. and L2-convergence follows from Doob’s martingale convergence theorem

(c.f. Theorem 13.3.9 of [6]).
PROPOSITION 2.3

O

Suppose Y (jlog j)p; < 0o, and recallm =Y jp;. Let also @ = 2m + B)~". Then,

there exists a real random variable Y so that a.s.,

n
. o
Jm =2, T =Y
]:
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Proof. By Proposition 2.2, there is a real random variable Y’ such that

n
1
TH_ZS._ — Y/ a.s.
j=1 "1

To complete the proof, we note, as E[X;logXi] = ) (jlogj)p; < oo, by Theo-
rem I11.9.4 of [5] on reciprocal sums, that Ziil (1/8; — a/j) converges a.s. O

COROLLARY 2.1
Supposem =) jp;j < oo. Then,

1) t 1 oo as., asn — 0.
Also, when Y_(j log J)pj < 00, we have, with o = (2m + ,3)7], that
(i) t, —alogn — Y=Y — ay a.s.,as n — oo, where y is Euler’s constant.
(iii) For each fixed € > 0, sup,. <j<,(tn — 7x —alog(n/k)) — O a.s.,as n — oo.

Proof. The first claim follows from Proposition 2.2 and the fact that ) 1/S; = oo, since
by strong law of large numbers, we have a.s. that §; < j(1/a + 1) for large j. The
last two claims, as Z?:l 1/j —logn — y, Euler’s constant, are direct consequences of
Proposition 2.3. O

2.3 Estimates on Markov branching processes

As in Definition 2.2, let {D(t): t > 0} be a Markov branching process with offspring
distribution { p;- = pj—1}j=2, lifetime A = 1 and immigration B > 0 parameters, and
immigration distribution {p;};>1.

PROPOSITION 2.4
Suppose Y (jlog j)pj < 0o, and D(0) > 1, E[D(0)] < oo. Recallm =" jp;. Then,

lim D(t)e ™ =¢
— 00

converges a.s. and in L', and ¢ is supported on (0, o0) and has an absolutely continuous
distribution.

Proof. Let B > 0; when 8 = 0 the argument is easier and a special case of the following
development. Let 0 = Tp < 71 < -+ < T,, < --- be the times at which immigration
occurs, and let 1, 72, . . . be the respective number of immigrating individuals (distributed
according to {p;};>1). From Definition 2.2, D(¢) has representation

D) =) Zi(t = THI(T; 1), 22)
i=0

where {Z;(t): t > 0};>¢ are independent Markov branching processes with offspring
distribution { p; = pj—1}j>2, with exponential (A = 1) lifetime distributions, with no
immigration, with Zy(0) = D(0) and Z;(0) = n; for i > 1, and also independent of
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{T;}i=0. Under the hypothesis ) (jlog j)p; < oo, it is known (Theorem IIL.7.2 of [5];
with rate A(ijz jp} -1)= > =10 +Dpj—1=m),fori >0, that
lim Z;(H)e ™ = W; 2.3)
—00
converges in (0, 0o) a.s. and W; has a continuous distribution on (0, co0). Also under the

hypothesis that ) "(jlog j)p; < oo, it can be shown (Proposition 2.5) that
E[W;] < 0o, where W; = sup Z;(t)e ", 2.4)

t>0

and hence convergence in (2.3) holds in L' as well.
Since {7;};>0 is a Poisson process with rate §, and independent of {Z; (¢)};>0,

00 ~ - 00 /3 i
E [; Wie } < E[Wi] (E[D(on + ; (—m " ﬁ) ) < 00, (2.5)
yielding
ZW,-C""T" <00 a.s.. (2.6)
i=0

Hence, noting (2.3), (2.4) and (2.6), by dominated convergence,

o0
lim D(t)e™™ = § lim [Z;(t — T)I(T; < t)e ™" T)e=mTi
t— 00 i:O r—>0o0

o0
= Z Wie T .= ¢ 2.7
i=0
converges in (0, 0o) a.s.. Also,
s ~
sup D(t)e ™ < Z We T (2.8)
120 i=0

and hence by (2.5) and (2.7), we get that
lim D(r)e™ =¢ inL'.
11— 00

Finally, since {W;};>0, {T;};>1 are independent, absolutely continuous random variables,
¢ is absolutely continuous as well. O

2.4 Suprema estimates

We now give some moment estimates which follow by combination of results in the
literature.

Let {Z(¢): t = 0} be a Markov branching process with offspring distribution { p; =
pj—1}j>2 and lifetime parameter A = 1 as in Definition 2.1 with independent initial
population Z(0) distributed according to {p;};>1.Recallm =} jp;, and, from (2.3) and
(2.4),

W= lim Z(t)e ™™ and W = sup Z(t)e ™.
t—00 10
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PROPOSITION 2.5
The following implications hold: Iijzl(j log j)pj < oo, then E[VT/] < Q.
Also, fors > 1,if 3"~y j°pj < 00, then E[W*] < oo.

The proof of the above proposition involves a basic lemma about sums of independent
non-negative random variables, which we state below.

Lemma 2.1. Let f: [0, 00) — [0, 00) be a concave functionand S = X1+ ---+ Xy be
a sum of N independent nonnegative random variables {X;: i > 1}. Then

E[S" f(9)]

v N
E[S'1f(ES)+ ) (Z)E[S”_k] D EIXff(XD)], forv= 1.
k=1 i=1

The proof of this lemma is similar to that of Lemma I.4.5 of [2], where the proof is given
for v = 1, and the general case is stated without proof (see (4.15) in page 42 of [2]). For
convenience, we provide a short proof of Lemma 2.1 in the general form in the Appendix.

Proof of Proposition 2.5. First note that, without loss of generality, we can assume
Z(0) = 1, since the initial value Z(0) in both statements of the proposition is assumed to
have enough integrability. To see this more clearly, observe that for s > 1,

E(W*) = E[E(W*|ZO)] = Y_ p E(W*|Z(0) = j). 29)
izl

Let {Wk}kzl denote a sequence of i.i.d. random variables with distributions same as that

of sup,>o Z (t)e™™ conditioned on the event {Z(0) = 1}. Using Jensen’s inequality, we
getfors > 1,
S
~ 1< 1< -
E(W*|1Z(0) = j) < j'E (—Z ) < J°E (—.Z ,f) = J'EW;
1= J =1
(2.10)

Hence, from (2.9) and (2.10), we get

E(W*) < (Z f‘p,) E(W}). 2.11)

j=1

Hence, it is enough to prove the result for W; (instead of VT/), or alternatively we can
assume that Z(0) = 1 for the proof.
Then, first, as Z(-) is increasing, we have

W =sup Z(1)e ™ < e&" sup Z(n)e ™" := W. (2.12)

>0 n>0
The process {Z(n)},>0 is a discrete-time branching process with

W = lim Z(n)e ™",

n—o0

P(Z(1)=0) =0, P(Z() = j) < Lforall j > 1,and 3. jP(Z(1) = j) = EZ(1) =
e*m
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From Lemma 1.2.6 in [2], for r > 1, we have, when P(W > 0) > 0, that
E[W;] < Co(1+ E[W']) 2.13)

for a constant Cy.
From Theorem 1.10.1 of [5] or Theorem 1.2.1 of [2],

P(W=>0) >0, E[W] < oo if and only if Z(j log j)P(Z(1) = j) < oo.
j=1
(2.14)

In particular, when ) j"P(Z(1) = j) < ocoforr > 1, P(W > 0) > 0.

Also, from Theorem 1.4.4 of [2], and the discussion on p. 4142 of [2] (cf. eq. (4.15)
of [2]), we can derive (see after eq. (2.16) for the argument) that for » > 1 there exists a
constant C; > 0 such that

E[W']1<C (1 +Y jTP(Z() = j)) . (2.15)
Jj=1
From (2.15), we get E[W"] < cowhen )_ j" P(Z(1) = j) < oo.From Corollary I11.6.2
of [5] (cf. [3]), fora > 1,b > 0,

> j%log jIPP(Z(1) = j) < oo if andonly if ) j*|log j|"p; < oo.
j>1 jz1
(2.16)

Then, combining (2.12)—(2.16), we conclude the proof of Proposition 2.5.

We now give the argument for bound (2.15). Since the proof of (2.15) is given only for
1 < r < 2in [2] (see Theorem 1.4.4, pages 41-42 of [2]), we provide a proof for r > 2
below. Note that the proof for 1 < r < 2 given in [2] works for r = 2 (see pages 41—
42 of [2]), without any modification. So we assume that (2.15) is true forall 1 < r < v
for some integer v > 2, and prove that the bound holds for all v < r < v 4 1 as well.
We will use Lemma 2.1 with f(x) = x"~" which is concave and nonnegative on [0, co].
Define the martingale W, = Z(n)e™" and F', = o{W,,: m < n} for n > 1. Note that,
conditional on Z(n), Z(n + 1) £ 2" X, ;, where {X,, ;)i are i.i.d. with distribution

given by {P(Z(1) = j)}j>1. Hence, W,;H 4 Z,Z:(rf) X,.ie~™ D conditional on F,,.

Using Lemma 2.1, noting v > 1, we get
E[(W, )" (W, DIF u]
< E[(W, ) IF nl f(EIW, 1| F 2]

Z(n)

vV
+ (Z)E[(W,;m“"m] D ELX e D f (X e D)
k=1

i=1

k=1

j=1

_ I\V ’ - v Iv—k+1 ck+r—v _
= (W) f(Wn>+;<k)[(Wn> le(, k)Y PO =j), (@217

jz1
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where c(n, k) = exp{mn —m(n+1)(k4+r—v)} = (%) e @+ anday = (k+r—
v—1) >r—v > 0forallk > 1. Hence, we have forall k > 1 thatc(n, k) < (e~™%)" and

Z (e < 0. (2.18)

n>1
Taking expectation and rearranging terms in (2.17), one gets
E[(W, )" f (W, D)1= EL(W,)" f(W,)]
< Z (Z)E[(W,i)”—"“](e—'"“k)” YRz =), @219
k=1 Jj=1
Now, since, W = 1 and f(x) = x"~" we have from (2.19) that

E[W'] <limy_, o E[(Wy )" f(Wy ]

N
=limy_, o E [f(l) + Y MW Y f (W) — (W,Z)”f(W,i)]}
n=0

<1+y <k> D ELW) eyt 3P = ).
k=1

n>0 j=1

(2.20)

observing j*"=" < j" for j > 1 when 1 < k < v. Notice that lim,_, s E[(W,)"**1] =
EWV—*tl o oo, by the induction hypothesis, (2.13), W,’, — W a.s., and dominated
convergence. As 1 < v —k + 1 < v, the proof of (2.15) is complete using (2.18). O

Now let {D(¢): t > 0} be a Markov branching process with offspring distribution
{ p;. = pj_1}j>2, lifetime A = 1 and immigration 8 > 0 parameters, and immigration
distribution {p;};>1 as in Proposition 2.4 with also D(0) distributed as {p;} j>1. Let also

D :=sup D(t)e ™.
t>0

PROPOSITION 2.6
Forr > 1, we have

iij’pj <00, then E[D'] < oo.
j=1

Proof. When g = 0, the statement is the same as Proposition 2.5. When g > 0, as in the
proof of Proposition 2.4, let {7;};>1 be the times of immigration, and Tp = 0. Note that
Y iooe ™l < oo aus. as the expected value Y, (B/(m + B))' is finite. From (2.8), and
Jensen’s inequality, we have B

,
B < (2 VT/,»e—’"Tf>

i>0
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IA

[Z e—mTf]l 3 ien (Z e—mTf>r

Jj=0 i>0 j>0

r—1
(Z Wiremr‘) (Z emT/) .
i=0 Jj=0

Hence, by independence of {Wi}izo and {T;};>0, for any integer K > r — 1, we have

K
E[D"] < EIW[1)_E|e™ (Ze_mrj>

i>0 j>0
From Proposition 2.5, E [VT/{ ] < o0. Also,

1/2

K 2K
E e—mTi (Z e—mTj) S E[e—2mT,]l/2E (Z e—mT/‘>

j=0 j=0

5 i 2K
_ —mTj
~(f5e%5) | ()

Given T; is the sum of j independent exponential random variables with parameter 8 for
j =1, we now bound

Jey

j=0

1/2

2K
< (2K)! Z E|:l_[e_mTfl:|

0<j1=<jok =1

2K=2 B J2k—J2k -1
= (2K)! Z E l_[ e Tje=2mTjx <_>
=1

) ) m +
0<j1=<jk B

2K—1
< 2K)! <m7+ﬂ) > ok { I1 e"”u}
=1

0<j1<<jak—1
2K

< (2[{)! w

- m

is finite for fixed K. O

3. Proof of main results

We give the proofs of the three main results in successive subsections.
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3.1 Growth rates for degrees and the maximal degree

We first begin with a basic analysis result.

PROPOSITION 3.1

Let {ani: 1 <i < n},>1 be a double array of nonnegative numbers such that

(1) Foralli > 1,lim,,a,,; = a; < o0,
(2) sup,>jani < bi <00,

(3) limj b; =0,

4) Fori # j, a; # aj.

Then,

(a) maxi<j<p an,; — Max;>1a;, as n — oo.
(b) In addition, there exists Iy and No such that max<;<, an,; = an, i, for n > Np.

Proof. Foreachk > 1,

lim max a,; = max q;.
n—>00 1<i<k 1<i<k
Hence,
lim, maxa,; >lim,  max a,; = max a;
i>1 1<i<k 1<i<k
which gives
lim,_, . maxa,; > maxa;. 3.D
i>1 i>1

Also, for each k > 1,

maxa,; < max a,; + maxb;.
i>1 1<i<k i>k

Then,

lim,— o Mmaxa,; < max a; + maxb; < maxa; + maxb;.
i>1 1<i<k i>k i>1 i>k

Since lim;_ 00 b; = lim;, 50b; = limg_, oo max;>x b; = 0, we have

1im,,_, oo max ap,i < maxa;. 3.2)
i>1 i>1
Now, (3.1) and (3.2) yield part (a). By assumptions (3) and (4), max;> a; is attained at
some finite index /o, and this index is unique, giving part (b). a

Proof of Theorem 1.1. By the embedding theorem (Theorem 2.1), to establish Theorem 1.1
for the sequence {Z,},>0, it suffices to prove the corresponding results for the {Z,},>0
sequence.

By Proposition 2.4 and Corollary 2.1(1),

lim Dj(t, — ti_p)e " ~T-2) = ¢
n—0oo
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converges a.s. in (0, co) for i > 1. By Proposition 2.3, a.s. as n 1 oo,

—m 1 < 1
exp{2m+ﬂ ;;}exp{mrn} = exp {m <rn —Zm)}

j=1

— MY,

Further, Z'}:l(l/j) —logn — y, a Euler’s constant. Thus, a.s. as n 1 oo,

&My =m/Q@m+p) _ omY my/Qm+p) . _ v, (3.3)

where V is a positive real random variable. Hence,

Dj(ty, — ti_g)n "/ "D

= Dj(1y — Ti_p)e M@= Ti2) g =mTi2gMTny —m/2m+f)
— eIV =gV,

a.s.asn 1 oo, where & = ¢;e™%-2 is a positive real random variable. This proves part
(1) with y; = & V.

By independence of t;_; and {D;(#)};>0, absolute continuity of 7;_» fori > 3 (19 =
7_1 = 0), and Proposition 2.4, it follows that &; has an absolutely continuous distribution
with finite mean, proving part (ii).

To prove part (iii) and (iv), we first note, for each i > 1, that

Di(ty — Tj—p)e ™2 < qup D; (e ™ = D;.
t>0

Let
an; = Di(ty — 1i—p)e™™™ for 1 <i <n, and
b; = Dje ™52 fori > 1.
Foreachi > 1, sup,~ a,; < b; and a,,; — ¢;e”"%-2 := a; say. Since Z?il Ji'pj <

oo for some r > 1 (satisfying rm/(2m + B) = r6 > 1), we have that E(5i’) < 0
(Proposition 2.6). By Markov’s inequality, for all € > 0,

P(ﬁi > 6im/(2m+ﬂ)) < E[ﬁi]/(erirm/(2m+ﬁ)).

Hence, by Borel-Cantelli, we have a.s.

D; < €i™ @B for all large i.

Note, by Corollary 2.1(ii), we have mt;—» — [m/(2m + B)]log(i — 2) — Y as., for

i — 00 for some finite random variable Y. Hence, as € > 0 is arbitrary, it follows that

bi = Dje™™%-2 — (Q a.s. as i 1 0o. By Proposition 3.1 and (3.3), this implies that a.s.,
—m/Q2m+p) _

lim max D;(t, — ti_2)n = V max ¢je
n—oo 1<i<n i>1

—mt;_p
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Now we claim {{;e™"%~2};> are all distinct, that is P({je”™%2 = {;e”"H2) =
P(Qe"”(f-/—rfi—z) = ¢;) = 0forany 1 <i < j. This follows from the fact that ¢; is
measurable with respect to F;_» (cf. (2.1)), and conditioned on F;_;, the random variables
¢jand Tj_p — 7;_7 are independent with absolutely continuous distributions for j > 3;
when j = 2,7 = 1, note that ¢ is absolutely continuous and 7;_» — 17,2 = 79 —7_1 = 0.
Hence, V max;>; {;e™"""%-2 is attained at a unique index Io. Also, as {I,},>1 are integer-
valued random variables, I,, will equal Iy a.s. for all large n. O

3.2 Convergence of the empirical distribution of degrees
The following lemma will be helpful in the proof of Theorem 1.2.

Lemma 3.1. Let {X (t): t > 0} be a continuous-time, discrete state-space, Markov chain
which is non-explosive, that is the number of jumps of {X (t): t > 0} in any finite time-
interval [0, K1 is finite a.s.. For K > 0,8 > 0, let

pk(8) = sup P(|X(t+46)—X((t—68)Vv0)|=1.
0<t<K

Then, for all K > 0,
li 8) =0.
51113 Pk (8)

Proof. Since {X (t): t > 0} is non-explosive, for any 0 < K < oo, the number of jumps
N(K) of {X(¢): 0 <t < K} is a finite-valued random variable a.s.. Also for any j < oo,
the jump times (71, ..., T;) of {X(¢): t > 0} have a continuous joint distribution. These
two facts together yield the lemma. a

The following result follows from Remark 2.1 and the above lemma.

COROLLARY 3.1

Let {D(t): t = 0} be as in Definition 2.2. Define, for 0 < s <t, D(s,t] = D(t) — D(s)
and, for K > 0,86 > 0,

pR8) = sup P(D((t —8)v0,1+68]>1).
0<t<K

Then for K > 0,
lim p2(8) =0.
alf(} Pk (4)

Proof of Theorem 1.2. Recalla = 2m+ )~ (from subsection 2.2). For n > 1, note that

n+2

Rj(n) 11 .
—n;umrﬂ Ti2) = J)

n
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n+2

1
= Z{I(Di(fn —7i-2) = j) — I(Di(alog(n/(i —2))) = j)}

i=1
n+2

1
+ - Z{I(Di (alog(n/(i —2))) = j)— pjlalog(n/i — 2)))}
i3

n+2

+ % ;‘ {p;(a log(n/(i —2))) — /0 i log<x>>}
l_
+ [ patogtoax
=Ji(n) + Jo(n) + J3(n) + Ja(n), say.
For notational convenience, we use the convention log(n/(i — 2)) = log(n) for i

=1
here. The proof is now obtained by showing J; (n) vanishes in probability fori = 1, 2
and observing, after change of variables, that

,2
3

)

1 o0
s =~ fo pi(v) exp{—y/aldy.

To show that the first term J1(n) goes to 0 in probability, fix € > 0. Note, from Coro-
llary 2.1(iii), for § > 0, if

A, () = { sup |ty — tica —alog(n/(i —2))| >6},
ne+2<i<n+2
then
lims jolim,, , 0o P (A, (8)) = 0. (3.4

Now forne +2 <i <n+2,wehave 0 < alog(n/(i —2)) < —aloge. Hence, from the
definition of A, (§), we get the following bound on the expectation of a typical summand
in Jj in this range. Using notation from Corollary 3.1, we have

E(1(Di(ty — 1i—2) = j) — I (Di(alog(n/(i —2))) = j))
= P(I(Di(ty — 1i—2) = j) — I(Di(alog(n/(i —2))) = )l =1)
< P(IDi(ty — 7i—2) — Di(alog(n/(i —2))| = 1))
< P({IDj(ta — Ti—2) — Di(arlog(n/(i —2)))| = 1} N A (8)) + P(A4(3))
< P({D;((alog(n/(i —2)) = 48) v 0,alog(n/(i —2)) +4] = 1}
N AL (8)) + P(A(3))
< sup  P({Di((a—8) Vv 0,a+38]> 1} NA,8)) + P(Ai(5))

a€l0,—aloge]

= Priey®) + P(A4(8)),
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where K (€) = —a loge, and we recall D3(-) is a Markov branching process with immi-
gration with D3(0) distributed according to {p;};>1. Since the absolute value of each
summand in J; is bounded (by 1), we have by splitting the sum overindices | <i < ne+2
and ne + 2 <i < n + 2, the following bound:

1 1 Dy
ElJi(m] = - (ne +2) + —(n = n€)[pi e (8) + P(An(8))]-

Now for fixed € > 0, taking limit as n — oo first and then over § — 0, we get from
Corollary 3.1 and (3.4) that

mn—)OOE|J1(n)| <€

and, as € > 0 is arbitrary, that lim,_, o E|J1(n)| = 0. Hence J;(n) — 0 in probability, as
n— oo.
For the second term J;(n), we have from Markov’s inequality that for any € > 0,

P(|12(n)| > €)

1 n+42 4
<k (Z(I(Di (alog(n/(i —2))) = j) — pj(alog(n/(i — 2))))

i=1

using independence of {D;(-)};>1, and hence of the summands above. Now, by Borel—
Cantelli arguments and the method of fourth moments (cf. Theorem 8.2.1 of [6]), we get
Jr(n) —> Oa.s.,asn — oo.

Finally, by simple estimates, and Riemann integrability of p;(—olog(x)) (as p;(-) is
bounded, continuous), the third term vanishes as n — oo. O

3.3 Power-laws for limiting empirical degree distribution

Recall, with respect to the definition of 7; (1.2), that {D(y): y > 0} is a Markov
branching process with exponential (A = 1) lifetime distribution, offspring distribution
{ p; = pj_1}j>2, immigration rate 8 > 0, immigration size distribution {p;};>1, and
initial value D(0) distributed according to {p;};>1.

Proof of Theorem 1.3. First note, for s > 0, that

o
3 jw=@m+ /3)/0 e GOV i pi(y)dy

Jj=1 j=1
— m+ B) / e~ E[(D(y))'1dy. 3.5)
0

By Proposition 2.4, D(y)e™ — ¢ a.s., and when Zizl j2+’3/’"pj < 00, we have by
Proposition 2.6 that E[(sup,>g D(y)e ™)2+P/m] < 0. Hence, by dominated conver-
gence, for s < 2+ B/m, and a constant C,

Ce™ < E[(D(y))*] < C~lem,
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Plugging into (3.5), we prove the theorem forall 0 < s < 2+ 8/m. Noting ijl Jimjp >
ijlj”ﬁ/’"nj for s > 2 + B/m finishes the proof. O

We now evaluate 7; in a special case. The formula, similar to that in [13] and §4.2 of
[18], gives the asymptotics mentioned in Remark 1.3.

PROPOSITION 3.2
When X; = x¢ for an integer xo > 1, we have for j > 1 that

-1

i 2x0 + B
ST+ 2x0+28

kxo + B
| (k+2)xo + 28

when j = Ixqg for I > 1 (where the product is set equal to 1 whenl = 1), and n; = 0
otherwise. Hence, for large j, mj = O (j~B+B/xly when j = Ixg forl > 1, and ;=0
otherwise.

Proof. Firstnote as X; = xo that m = D(0) = xo, and the process D(-) moves in steps of
xg. Clearly, then 77; = 0 when j is not a multiple of xo. When j = lxo for/ > 1,let A;
be the first time the process D(-) equals j,

Aj=inf{y >0: D(y) = j} <00 as.

Let B; be the time, after A}, that the process D(-) spends at j; note that conditioned on
Aj, Bj is an exponential (j + B) variable. Then, we write

o0
mi = Q2xo+ ﬁ)/(; e Y @0th) b (y)dy

Aj+B;
= (2x0+ B)E /A e Y@othlgy

J

— E[efAj(Zonrﬂ)[l _ e*Bj(2x0+ﬂ)]]

= E[eAi(x0th)] [1 __JtB ]
J+2x0+ 28
_ 2x0 + B E[e_A-f(zxo"'ﬂ)].
Jj+2x0+28
As X; = xo, for j = Ixg and [ > 2, we have A; is the sum of / — 1 independent
exponential random variables with parameters xo + 8, ..., (I — 1)xo + B, and so

-1
Efe=/@0t8) = T kxo + B

it (k+2)x0 +28

When ! =1, then A; =0, giving 7y, = (2x0 + B)/(Bx0 + 28). O

4. Appendix
Proof of Lemma 2.1. For g > 1 and a finite set D’ C N, define
AL = {(i1,....ig) ik e D' k=1,...,q}
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For A € AD/, let m; = ZZ:I I(i =i)fori € D',and By = {i € D': m; > 0}. Note
that for alli € D', m; > 0 and ),y m; = q. For any such finite set of indices D’ and
any integer g > 1, one has the following identity for any sequence of reals {x;};>1,

(Zx,)q =3 1 @)

ieD’ AeA‘g, i€By

Also, we remark, as noted in Lemma 1.4.5 of [2] that the concavity and nonnegativity
of the function f on [0, co) implies that f is also increasing, and subadditive. Indeed, for
the specific function f(x) = x" 7V for 0 < r — v < 1, used in the argument of (2.15), by
a simple inspection, this holds.

Now, fix an integer N > 1 and let D = {1,..., N}. Using the above identity, the
independence of {X;} and the subadditivity of f, we have

EIS' S < Y E [(l_[ Xm) ! (Z Xi)}

AcAY i€Bs i€Bs

+ ) E<l_[ Xj”f)E[f(Z Xi):|. (4.2)
AeAy  \ieBy 1By

Using Jensen’s inequality, the fact that f is increasing, {X;} are nonnegative, and the
identity (4.1) above, we get the following bound on the second term in (4.2):

() e (2 2)]= 5 e () (2 )

> E (]_[ Xf"") f(ES)

AG.AVD i€By
— E[S"]f(ES). 423)

For the first term in (4.2), we use the subadditivity of f, and the independence of { X;} to get

= el(m) (5 0)]

= ¥ e[z oo (110

Ae A}, i€By i’eBy

3 [Z E(X,f”ff(x,-»E( I1 X””)} (4.4)

Ae A}, LieBy i’eBA\{i}

Now the collection {A € A},: m; = m} are those indices (i1, ..., i,) where components
igg = -+ =g, =1 for m distinct locations g1, ...,qm € {1 ., v}, and the other
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components, put together as (i, . . . j,—n), belongs to A"D\?" Then, (4.4) is bounded above

by

AeAf{\Z‘} i’eBy

Z( )ZE(X’" (X))E[S"™™] (4.5)

noting (4.1) and E[(S — X;)"™""] < E[S"™™]. From (4.2)—(4.5), the proof of the lemma
is complete. |

Acknowledgement

The authors would like to thank the referee for helpful suggestions and comments, which
improved the exposition of the material presented in this paper. Research supported in part
by NSA-H982300510041, NSF-DMS-0504193 and NSF-DMS-0608634.

References

(1]

Albert R and Barabasi A-L, Statistical mechanics of complex networks, Rev. Mod. Phys.
74 (2002) 47-97

Asmussen S and Hering H, Branching Processes, Progress in Probability and Statistics,
3 (Boston: Birkhduser) (1983)

Athreya K B, On the equivalence of conditions on a branching process in continuous
time and on its offspring distribution, J. Math. Kyoto Univ. 9 (1969) 41-53

Athreya K B and Karlin S, Limit theorems for the split times of branching processes,
J. Math. Mech. 17 (1967) 257-277

Athreya K B and Ney P, Branching Processes (New York: Dover) (2004)

Athreya K B and Lahiri S N, Measure Theory and Probability Theory (New York:
Springer) (2006)

Barabasi A-L and Albert R, Emergence of scaling in random networks, Science 286
(1999) 509-512

Bollobas B, Riordan O, Spencer J and Tusnady G, The degree sequence of a scale-free
random graph process, Random Structures and Algorithms 18 (2001) 279-290

Chung F and Lu L, Complex Graphs and Networks, CBMS, 107, American Mathematical
Society, Providence (2006)

Cooper C and Frieze A, A general model of web graphs, Random Structures and Algo-
rithms 22 (2003) 311-335

Durrett R, Random Graph Dynamics (Boston: Cambridge University Press) (2006)
Mitzenmacher M, A brief history of generative models for power law and lognormal
distributions, Internet Math. 1 (2006) 226-251

Mori T, On random trees, Studia Sci. Math. Hungar. 39 (2002) 143-155

Mori T, The maximum degree of the Barabasi-Albert random tree, Comb. Probab. Com-
puting 14 (2005) 339-348

Newman M E J, The structure and function of complex networks, SIAM Review 45 (2003)
167-256

Oliveira R and Spencer J, Connectivity transitions in networks with super-linear prefer-
ential attachment, Internet Math. 2 (2006) 121-163



494 Krishna B Athreya, Arka P Ghosh and Sunder Sethuraman

[17] Pemantle R, A survey of random processes with reinforcement, Probability Surveys 4
(2007) 1-79

[18] Rudas A, Toth B and Valko B, Random trees and general branching processes, Random
Structures and Algorithms 31 (2007) 186-202

[19] Simon H A, On a class of skew distribution functions, Biometrika 42 (1955) 425-440

[20] Yule G, A mathematical theory of evolution based on the conclusions of Dr J. C. Willis,
Phil. Trans. Roy. Soc. London B213 (1925) 21-87




<<
  /ASCII85EncodePages false
  /AllowTransparency false
  /AutoPositionEPSFiles false
  /AutoRotatePages /None
  /Binding /Left
  /CalGrayProfile (Gray Gamma 2.2)
  /CalRGBProfile (sRGB IEC61966-2.1)
  /CalCMYKProfile (U.S. Web Coated \050SWOP\051 v2)
  /sRGBProfile (sRGB IEC61966-2.1)
  /CannotEmbedFontPolicy /Error
  /CompatibilityLevel 1.4
  /CompressObjects /Off
  /CompressPages true
  /ConvertImagesToIndexed true
  /PassThroughJPEGImages true
  /CreateJDFFile false
  /CreateJobTicket false
  /DefaultRenderingIntent /Perceptual
  /DetectBlends true
  /DetectCurves 0.0000
  /ColorConversionStrategy /LeaveColorUnchanged
  /DoThumbnails false
  /EmbedAllFonts true
  /EmbedOpenType false
  /ParseICCProfilesInComments true
  /EmbedJobOptions true
  /DSCReportingLevel 0
  /EmitDSCWarnings false
  /EndPage -1
  /ImageMemory 1048576
  /LockDistillerParams true
  /MaxSubsetPct 100
  /Optimize false
  /OPM 0
  /ParseDSCComments true
  /ParseDSCCommentsForDocInfo true
  /PreserveCopyPage true
  /PreserveDICMYKValues true
  /PreserveEPSInfo true
  /PreserveFlatness true
  /PreserveHalftoneInfo false
  /PreserveOPIComments false
  /PreserveOverprintSettings true
  /StartPage 1
  /SubsetFonts false
  /TransferFunctionInfo /Remove
  /UCRandBGInfo /Remove
  /UsePrologue false
  /ColorSettingsFile ()
  /AlwaysEmbed [ true
    /&_NearSighted-Normal
    /AbadiMT-CondensedLight
    /AdobePiStd
    /AdobeSansMM
    /AdobeSerifMM
    /AGaramond-Italic
    /AGaramond-Regular
    /AGaramond-Semibold
    /AGaramond-SemiboldItalic
    /Aldine401BT-BoldA
    /Aldine401BT-BoldItalicA
    /Aldine401BT-ItalicA
    /Aldine401BT-RomanA
    /AmerTypewriterITCbyBT-Bold
    /AmerTypewriterITCbyBT-Medium
    /AMUDHAM
    /Anna
    /AntiqueOlive-Bold
    /AntiqueOlive-Compact
    /AntiqueOlive-Italic
    /AntiqueOlive-Roman
    /ArchitecturePlain
    /ArialAlternative
    /ArialAlternativeSymbol
    /Arial-Black
    /Arial-BlackItalic
    /Arial-BoldItalicMT
    /Arial-BoldMT
    /Arial-ItalicMT
    /ArialMT
    /ArialNarrow
    /ArialNarrow-Bold
    /ArialNarrow-BoldItalic
    /ArialNarrow-Italic
    /AvantGarde-Book
    /AvantGarde-BookOblique
    /AvantGarde-Demi
    /AvantGarde-DemiOblique
    /AvantGardeITCbyBT-Book
    /AvantGardeITCbyBT-BookOblique
    /AvantGardeITCbyBT-Demi
    /AvantGardeITCbyBT-DemiOblique
    /AvantGardeITCbyBT-MediumOblique
    /BaaBookHmk
    /BaaBookHmkBold
    /BaskervilleBE-Italic
    /BaskervilleBE-Medium
    /BaskervilleBE-MediumItalic
    /BaskervilleBE-Regular
    /Baskerville-Bold
    /Baskerville-Normal
    /Baskerville-Normal-Italic
    /Benguiat-Bold
    /Benguiat-Light
    /BernhardBoldCondensedBT-Regular
    /BernhardFashionBT-Regular
    /BernhardFashionHmk
    /BernhardModernBT-Bold
    /BernhardModernBT-BoldItalic
    /BernhardModernBT-Italic
    /BernhardModernBT-Roman
    /BernhardMordern
    /BethsCuteHmkBold
    /BoogieWoogieHmk
    /BookAntiqua
    /BookAntiqua-Bold
    /BookAntiqua-BoldItalic
    /BookAntiqua-Italic
    /Bookman-Demi
    /Bookman-DemiItalic
    /Bookman-Light
    /Bookman-LightItalic
    /BookmanOldStyle
    /BookmanOldStyle-Bold
    /BookmanOldStyle-BoldItalic
    /BookmanOldStyle-Italic
    /BookshelfSymbolFive
    /BookshelfSymbolFour
    /BookshelfSymbolOne-Regular
    /BookshelfSymbolThree-Regular
    /Boton-Italic
    /Boton-Medium
    /Boton-MediumItalic
    /Boton-Regular
    /Boulevard
    /Broadway-Normal
    /CaflischScript-Bold
    /CaflischScript-Regular
    /CalistoMT
    /CarmineTango
    /CaslonNo540SwaD-Ital
    /CaslonOpenfaceBT-Regular
    /CenturyGothic
    /CenturyGothic-Bold
    /CenturyGothic-BoldItalic
    /CenturyGothic-Italic
    /CenturySchL-Bold
    /CenturySchL-BoldItal
    /CenturySchL-Ital
    /CenturySchL-Roma
    /CenturySchoolbook-Thin
    /Chancery-Bold-Bold
    /Chancery-MediumItalic-Medium-Italic
    /Chancery-Medium-Medium
    /CheltenhamBT-Bold
    /CheltenhamBT-BoldItalic
    /CheltenhamBT-Italic
    /CheltenhamBT-Roman
    /ChrisHmk
    /CMB10
    /CMBSY10
    /CMBSY5
    /CMBSY6
    /CMBSY7
    /CMBSY8
    /CMBSY9
    /CMBX10
    /CMBX12
    /CMBX5
    /CMBX6
    /CMBX7
    /CMBX8
    /CMBX9
    /CMBXSL10
    /CMBXTI10
    /CMCSC10
    /CMCSC8
    /CMCSC9
    /CMDUNH10
    /CMEX10
    /CMEX7
    /CMEX8
    /CMEX9
    /CMFF10
    /CMFI10
    /CMFIB8
    /CMINCH
    /CMITT10
    /CMMI10
    /CMMI12
    /CMMI5
    /CMMI6
    /CMMI7
    /CMMI8
    /CMMI9
    /CMMIB10
    /CMMIB5
    /CMMIB6
    /CMMIB7
    /CMMIB8
    /CMMIB9
    /CMR10
    /CMR12
    /CMR17
    /CMR5
    /CMR6
    /CMR7
    /CMR8
    /CMR9
    /CMSL10
    /CMSL12
    /CMSL8
    /CMSL9
    /CMSLTT10
    /CMSS10
    /CMSS12
    /CMSS17
    /CMSS8
    /CMSS9
    /CMSSBX10
    /CMSSDC10
    /CMSSI10
    /CMSSI12
    /CMSSI17
    /CMSSI8
    /CMSSI9
    /CMSSQ8
    /CMSSQI8
    /CMSY10
    /CMSY5
    /CMSY6
    /CMSY7
    /CMSY8
    /CMSY9
    /CMTCSC10
    /CMTEX10
    /CMTEX8
    /CMTEX9
    /CMTI10
    /CMTI12
    /CMTI7
    /CMTI8
    /CMTI9
    /CMTT10
    /CMTT12
    /CMTT8
    /CMTT9
    /CMU10
    /CMVTT10
    /ComicSansMS
    /ComicSansMS-Bold
    /CopperplateGothic-Bold
    /CopperplateGothicBT-Bold
    /CopperplateGothicBT-BoldCond
    /CopperplateGothicBT-Heavy
    /CopperplateGothicBT-Roman
    /CopperplateGothicBT-RomanCond
    /CopperplateGothic-Light
    /Cottonwood
    /Courier
    /Courier-Bold
    /Courier-BoldOblique
    /CourierNewPS-BoldItalicMT
    /CourierNewPS-BoldMT
    /CourierNewPS-ItalicMT
    /CourierNewPSMT
    /Courier-Oblique
    /CourierStd
    /CourierStd-Bold
    /CourierStd-BoldOblique
    /CourierStd-Oblique
    /Critter
    /CS-CharterBT-Bold
    /DesertDogHmk
    /Dingbats
    /EnglischeSchT-Bold
    /EnglischeSchT-Regu
    /EstrangeloEdessa
    /EUEX10
    /EUFB10
    /EUFB5
    /EUFB7
    /EUFM10
    /EUFM5
    /EUFM7
    /EURB10
    /EURB5
    /EURB7
    /EURM10
    /EURM5
    /EURM7
    /EuroMono-Bold
    /EuroMono-BoldItalic
    /EuroMono-Italic
    /EuroMono-Regular
    /EuroSans-Bold
    /EuroSans-BoldItalic
    /EuroSans-Italic
    /EuroSans-Regular
    /EuroSerif-Bold
    /EuroSerif-BoldItalic
    /EuroSerif-Italic
    /EuroSerif-Regular
    /EUSB10
    /EUSB5
    /EUSB7
    /EUSM10
    /EUSM5
    /EUSM7
    /ExPonto-Regular
    /FirstGrader
    /FrancineHmk
    /FranklinGothic-Medium
    /FranklinGothic-MediumItalic
    /FultoonHmk
    /FuturaBlackBT-Regular
    /FuturaBT-Bold
    /FuturaBT-BoldCondensed
    /FuturaBT-BoldCondensedItalic
    /FuturaBT-BoldItalic
    /FuturaBT-Book
    /FuturaBT-BookItalic
    /FuturaBT-ExtraBlack
    /FuturaBT-ExtraBlackCondensed
    /FuturaBT-ExtraBlackCondItalic
    /FuturaBT-ExtraBlackItalic
    /FuturaBT-Heavy
    /FuturaBT-HeavyItalic
    /FuturaBT-Light
    /FuturaBT-LightCondensed
    /FuturaBT-LightItalic
    /FuturaBT-Medium
    /FuturaBT-MediumCondensed
    /FuturaBT-MediumItalic
    /Futura-CondensedExtraBold-Thin
    /Futura-CondensedLight-Thin
    /Futura-Condensed-Thin
    /FUTURAK
    /FuturaLtCnBT-Italic
    /FuturaMdCnBT-Italic
    /FUTURAS
    /Futura-Thin
    /Gallery
    /Garamond
    /Garamond-Bold
    /Garamond-BoldCondensed
    /Garamond-BoldCondensedItalic
    /Garamond-BookCondensed
    /Garamond-BookCondensedItalic
    /Garamond-Italic
    /GaramondITCbyBT-Bold
    /GaramondITCbyBT-BoldItalic
    /GaramondITCbyBT-Book
    /GaramondITCbyBT-BookItalic
    /Garamond-LightCondensed
    /Garamond-LightCondensedItalic
    /Garamond-Medium-Italic
    /Garamond-Normal
    /Gautami
    /GenoaRoman
    /Geometric231BT-BoldC
    /Geometric231BT-RomanC
    /Geometric415BT-BlackA
    /Geometric415BT-BlackItalicA
    /Geometric415BT-LiteA
    /Geometric415BT-LiteItalicA
    /Geometric415BT-MediumA
    /Geometric415BT-MediumItalicA
    /Georgia
    /Georgia-Bold
    /Georgia-BoldItalic
    /Georgia-Italic
    /Giddyup
    /Giddyup-Thangs
    /GillSans
    /GillSans-Bold
    /GillSans-BoldItalic
    /Goudy
    /Goudy-Bold
    /Goudy-BoldItalic
    /Goudy-ExtraBold
    /Goudy-Italic
    /GraphicLight
    /GREEKC__
    /GRMK10
    /GRMK12
    /GRMK8
    /GRMK9
    /GweetHmkBold
    /HavixHmk
    /Helvetica
    /Helvetica-Bold
    /Helvetica-BoldOblique
    /Helvetica-Oblique
    /Hobo-Thin
    /Humanist521BT-ExtraBold
    /Humanist521BT-Light
    /Humanist521BT-Roman
    /Humanist521BT-RomanCondensed
    /Humanist521BT-UltraBold
    /Humanist521BT-XtraBoldCondensed
    /ICMEX10
    /ICMMI8
    /ICMSY8
    /ICMTT8
    /ILASY8
    /ILCMSS8
    /ILCMSSB8
    /ILCMSSI8
    /Impact
    /JPBR8R
    /KuenstlerScript-Black
    /LASY10
    /LASY5
    /LASY6
    /LASY7
    /LASY8
    /LASY9
    /LASYB10
    /Latha
    /LCIRCLE10
    /LCIRCLEW10
    /LCMSS8
    /LCMSSB8
    /LCMSSI8
    /LINE10
    /LINEW10
    /Lithos-Black
    /Lithos-Regular
    /LOGO10
    /LOGO8
    /LOGO9
    /LOGOBF10
    /LOGOSL10
    /LSANSUNI
    /LucidaConsole
    /LucidaHandwriting-Italic
    /LucidaSans
    /LucidaSans-Bold
    /LucidaSans-BoldItalic
    /LucidaSans-Demi
    /LucidaSans-DemiItalic
    /LucidaSans-Italic
    /LucidaSansUnicode
    /Mangal-Regular
    /MatisseITC-Regular
    /MezzMM
    /MicrosoftSansSerif
    /Minion-BoldCondensed
    /Minion-BoldCondensedItalic
    /Minion-Condensed
    /Minion-CondensedItalic
    /Minion-Ornaments
    /MinionPro-Bold
    /MinionPro-BoldIt
    /MinionPro-It
    /MinionPro-Regular
    /MSAM10
    /MSAM5
    /MSAM6
    /MSAM7
    /MSAM8
    /MSAM9
    /MSBM10
    /MSBM10A
    /MSBM5
    /MSBM6
    /MSBM7
    /MSBM8
    /MSBM9
    /MTEX
    /MTEXB
    /MTEXH
    /MT-Extra
    /MTGU
    /MTGUB
    /MTMI
    /MTMIB
    /MTMIH
    /MTMS
    /MTMSB
    /MTMUB
    /MTMUH
    /MTSY
    /MTSYB
    /MTSYH
    /MTSYN
    /MVBoli
    /Myriad-Bold
    /Myriad-BoldItalic
    /Myriad-Italic
    /MyriadPro-Bold
    /MyriadPro-BoldIt
    /MyriadPro-It
    /MyriadPro-Regular
    /Myriad-Roman
    /Myriad-Tilt
    /NeedALilly
    /NewBaskerville-Light
    /NewsGothic
    /News-Gothic-Bold
    /NewsGothicMT
    /NewsGothicMT-Bold
    /NewsGothicMT-Italic
    /News-Gothic-Normal
    /NimbusMonL-Bold
    /NimbusMonL-BoldObli
    /NimbusMonL-Regu
    /NimbusMonL-ReguObli
    /NimbusRomNo9L-Medi
    /NimbusRomNo9L-MediItal
    /NimbusRomNo9L-Regu
    /NimbusRomNo9L-ReguItal
    /NimbusSanL-Bold
    /NimbusSanL-BoldCond
    /NimbusSanL-BoldCondItal
    /NimbusSanL-BoldItal
    /NimbusSanL-Regu
    /NimbusSanL-ReguCond
    /NimbusSanL-ReguCondItal
    /NimbusSanL-ReguItal
    /Nueva-BoldExtended
    /Nueva-Roman
    /NuptialScript
    /OCRAbyBT-Regular
    /OCRAExtended
    /OCRB10PitchBT-Regular
    /OfficinaSans-Bold
    /OfficinaSans-BoldItalic
    /OfficinaSans-Book
    /OfficinaSans-BookItalic
    /OfficinaSerif-Bold
    /OfficinaSerif-BoldItalic
    /OfficinaSerif-Book
    /OfficinaSerif-BookItalic
    /OkrienHmk
    /Optima
    /Optima-Bold
    /Optima-BoldItalic
    /Optima-Italic
    /OriginalGaramondBT-BoldItalic
    /OUP1
    /Palatino-Bold
    /Palatino-BoldItalic
    /Palatino-Italic
    /PalatinoLinotype-Bold
    /PalatinoLinotype-BoldItalic
    /PalatinoLinotype-Italic
    /PalatinoLinotype-Roman
    /Palatino-Roman
    /ParisNormal
    /Poetica-ChanceryI
    /PopplLaudatio-Italic
    /PopplLaudatio-Medium
    /PopplLaudatio-MediumItalic
    /PopplLaudatio-Regular
    /Raavi
    /RMTMIB
    /RMTMIH
    /RMTMUB
    /RMTMUH
    /rsfs10
    /rsfs5
    /rsfs7
    /Sanvito-Light
    /Sanvito-Roman
    /Shruti
    /SouvenirITCbyBT-Demi
    /SouvenirITCbyBT-DemiItalic
    /SouvenirITCbyBT-Light
    /SouvenirITCbyBT-LightItalic
    /Souvenir-Light
    /SplintHmk
    /StandardSymL
    /StarbabeHmk
    /SuccotashHmk
    /SurferItalic
    /SurferNormal
    /Sylfaen
    /SYLFAEN
    /Symbol
    /SymbolMT
    /SymbolProportionalBT-Regular
    /Tahoma
    /Tahoma-Bold
    /Technical
    /TechnicalItalic
    /TechnicalPlain
    /TektonMM
    /TempusSansITC
    /Times-Bold
    /Times-BoldItalic
    /Times-BoldOblique
    /Times-Italic
    /TimesNewRomanPS
    /TimesNewRomanPS-Bold
    /TimesNewRomanPS-BoldItalic
    /TimesNewRomanPS-BoldItalicMT
    /TimesNewRomanPS-BoldMT
    /TimesNewRomanPS-Italic
    /TimesNewRomanPS-ItalicMT
    /TimesNewRomanPSMT
    /Times-Oblique
    /Times-Roman
    /Times-RomanSmallCaps
    /Times-Sc
    /Times-SCB
    /Trebuchet-BoldItalic
    /TrebuchetMS
    /TrebuchetMS-Bold
    /TrebuchetMS-Italic
    /TrotsLight-HMK
    /TT0140M
    /TT0141M
    /Tunga-Regular
    /TwizotHmk
    /Univers
    /Univers-Bold
    /Univers-BoldItalic
    /Univers-Italic
    /Upsilon
    /URWBookmanL-DemiBold
    /URWBookmanL-DemiBoldItal
    /URWBookmanL-Ligh
    /URWBookmanL-LighItal
    /URWChanceryL-MediItal
    /URWGothicL-Book
    /URWGothicL-BookObli
    /URWGothicL-Demi
    /URWGothicL-DemiObli
    /URWPalladioL-Bold
    /URWPalladioL-BoldItal
    /URWPalladioL-Ital
    /URWPalladioL-Roma
    /Utopia-Italic
    /Utopia-Regular
    /Utopia-Semibold
    /Utopia-SemiboldItalic
    /VAGRounded-Black
    /VAGRounded-Bold
    /VAGRounded-Light
    /VAGRounded-Thin
    /Verdana
    /Verdana-Bold
    /Verdana-BoldItalic
    /Verdana-Italic
    /Viva-BoldExtraExtended
    /Viva-Regular
    /WallowHmk
    /Webdings
    /Westminster
    /Wingdings2
    /Wingdings3
    /Wingdings-Regular
    /WNCYB10
    /WNCYI10
    /WNCYR10
    /WNCYSC10
    /WNCYSS10
    /WoodtypeOrnaments-One
    /XYATIP10
    /XYBSQL10
    /XYBTIP10
    /XYCIRC10
    /XYCMAT10
    /XYCMBT10
    /XYDASH10
    /XYEUAT10
    /XYEUBT10
    /YearbookSolid
    /zapfchancery-Thin-Italic
    /ZapfDingbats
    /ZWAdobeF
  ]
  /NeverEmbed [ true
  ]
  /AntiAliasColorImages false
  /CropColorImages true
  /ColorImageMinResolution 300
  /ColorImageMinResolutionPolicy /OK
  /DownsampleColorImages false
  /ColorImageDownsampleType /Bicubic
  /ColorImageResolution 300
  /ColorImageDepth -1
  /ColorImageMinDownsampleDepth 1
  /ColorImageDownsampleThreshold 1.50000
  /EncodeColorImages false
  /ColorImageFilter /DCTEncode
  /AutoFilterColorImages true
  /ColorImageAutoFilterStrategy /JPEG
  /ColorACSImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /ColorImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /JPEG2000ColorACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /JPEG2000ColorImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /AntiAliasGrayImages false
  /CropGrayImages true
  /GrayImageMinResolution 300
  /GrayImageMinResolutionPolicy /OK
  /DownsampleGrayImages false
  /GrayImageDownsampleType /Bicubic
  /GrayImageResolution 300
  /GrayImageDepth 8
  /GrayImageMinDownsampleDepth 2
  /GrayImageDownsampleThreshold 1.50000
  /EncodeGrayImages true
  /GrayImageFilter /FlateEncode
  /AutoFilterGrayImages false
  /GrayImageAutoFilterStrategy /JPEG
  /GrayACSImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /GrayImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /JPEG2000GrayACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /JPEG2000GrayImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /AntiAliasMonoImages false
  /CropMonoImages true
  /MonoImageMinResolution 1200
  /MonoImageMinResolutionPolicy /OK
  /DownsampleMonoImages false
  /MonoImageDownsampleType /Bicubic
  /MonoImageResolution 1200
  /MonoImageDepth -1
  /MonoImageDownsampleThreshold 1.50000
  /EncodeMonoImages true
  /MonoImageFilter /CCITTFaxEncode
  /MonoImageDict <<
    /K -1
  >>
  /AllowPSXObjects false
  /CheckCompliance [
    /None
  ]
  /PDFX1aCheck false
  /PDFX3Check false
  /PDFXCompliantPDFOnly false
  /PDFXNoTrimBoxError true
  /PDFXTrimBoxToMediaBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXSetBleedBoxToMediaBox true
  /PDFXBleedBoxToTrimBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXOutputIntentProfile (None)
  /PDFXOutputConditionIdentifier ()
  /PDFXOutputCondition ()
  /PDFXRegistryName ()
  /PDFXTrapped /False

  /Description <<
    /CHS <FEFF4f7f75288fd94e9b8bbe5b9a521b5efa7684002000410064006f006200650020005000440046002065876863900275284e8e9ad88d2891cf76845370524d53705237300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c676562535f00521b5efa768400200050004400460020658768633002>
    /CHT <FEFF4f7f752890194e9b8a2d7f6e5efa7acb7684002000410064006f006200650020005000440046002065874ef69069752865bc9ad854c18cea76845370524d5370523786557406300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c4f86958b555f5df25efa7acb76840020005000440046002065874ef63002>
    /DAN <>
    /DEU <>
    /ESP <>
    /FRA <>
    /ITA <>
    /JPN <FEFF9ad854c18cea306a30d730ea30d730ec30b951fa529b7528002000410064006f0062006500200050004400460020658766f8306e4f5c6210306b4f7f75283057307e305930023053306e8a2d5b9a30674f5c62103055308c305f0020005000440046002030d530a130a430eb306f3001004100630072006f0062006100740020304a30883073002000410064006f00620065002000520065006100640065007200200035002e003000204ee5964d3067958b304f30533068304c3067304d307e305930023053306e8a2d5b9a306b306f30d530a930f330c8306e57cb30818fbc307f304c5fc59808306730593002>
    /KOR <FEFFc7740020c124c815c7440020c0acc6a9d558c5ec0020ace0d488c9c80020c2dcd5d80020c778c1c4c5d00020ac00c7a50020c801d569d55c002000410064006f0062006500200050004400460020bb38c11cb97c0020c791c131d569b2c8b2e4002e0020c774b807ac8c0020c791c131b41c00200050004400460020bb38c11cb2940020004100630072006f0062006100740020bc0f002000410064006f00620065002000520065006100640065007200200035002e00300020c774c0c1c5d0c11c0020c5f40020c2180020c788c2b5b2c8b2e4002e>
    /NLD (Gebruik deze instellingen om Adobe PDF-documenten te maken die zijn geoptimaliseerd voor prepress-afdrukken van hoge kwaliteit. De gemaakte PDF-documenten kunnen worden geopend met Acrobat en Adobe Reader 5.0 en hoger.)
    /NOR <>
    /PTB <>
    /SUO <>
    /SVE <>
    /ENU (Use these settings to create Adobe PDF documents best suited for high-quality prepress printing.  Created PDF documents can be opened with Acrobat and Adobe Reader 5.0 and later.)
  >>
  /Namespace [
    (Adobe)
    (Common)
    (1.0)
  ]
  /OtherNamespaces [
    <<
      /AsReaderSpreads false
      /CropImagesToFrames true
      /ErrorControl /WarnAndContinue
      /FlattenerIgnoreSpreadOverrides false
      /IncludeGuidesGrids false
      /IncludeNonPrinting false
      /IncludeSlug false
      /Namespace [
        (Adobe)
        (InDesign)
        (4.0)
      ]
      /OmitPlacedBitmaps false
      /OmitPlacedEPS false
      /OmitPlacedPDF false
      /SimulateOverprint /Legacy
    >>
    <<
      /AddBleedMarks false
      /AddColorBars false
      /AddCropMarks false
      /AddPageInfo false
      /AddRegMarks false
      /ConvertColors /ConvertToCMYK
      /DestinationProfileName ()
      /DestinationProfileSelector /DocumentCMYK
      /Downsample16BitImages true
      /FlattenerPreset <<
        /PresetSelector /MediumResolution
      >>
      /FormElements false
      /GenerateStructure false
      /IncludeBookmarks false
      /IncludeHyperlinks false
      /IncludeInteractive false
      /IncludeLayers false
      /IncludeProfiles false
      /MultimediaHandling /UseObjectSettings
      /Namespace [
        (Adobe)
        (CreativeSuite)
        (2.0)
      ]
      /PDFXOutputIntentProfileSelector /DocumentCMYK
      /PreserveEditing true
      /UntaggedCMYKHandling /LeaveUntagged
      /UntaggedRGBHandling /UseDocumentProfile
      /UseDocumentBleed false
    >>
  ]
>> setdistillerparams
<<
  /HWResolution [2400 2400]
  /PageSize [612.000 792.000]
>> setpagedevice


